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Introduction

The TTAinterfaceTrendAnalysis package in version 1.5.x is written with the R
programming language in version 3.00+. It allows performing temporal trend analysis through
a graphical user interface (GUI). The advantage of such kind of GUI is the balanced choice it
offer between the wide variety of analysis, the freedom that offer R through the console or its
different packages but which avoid to perform routine analysis by a lambda user and the
easiness of a clear interface with driven choice of well choose analysis and diagnostics tools
that allow routine analysis in the frame of a common procedure. As an R coded interface this
package is freely distributing (GPL Licence).

This document is a guide that shows you how to use the interface. The first part of this guide
shows how to install and load the interface through the R console. The second part shows a
rapid overview of the interface and its possibility. As an example, the dataset
‘SRNDunkerque.txt” will be used (data available in the package). This dataset regroup
salinity, temperature and chlorophyll-a concentration sampled at 3 different stations (onshore
to offshore) near the Gravelines Power Plant from 1995 to 2010 with a fluctuated frequency
sampling (~ between 7 days and 1 month). The third part shows a more detailed
documentation of the interface functioning using the same dataset.

A. Installing R and the TTAinterfaceTrendAnalysis package

The TTAinterfaceTrendAnalysis package needs the basic R console to be installed and
launched. It is written with R version 2.15 and is compatible with the most recent version. R
software (at least v2.15) comes with basic packages and a command console which can be
downloaded from the CRAN website http://cran.r-project.org/. The
TTAinterfaceTrendAnalysis package was created with the Tcl/Tk toolkit included in the
tcltk package which is a part of the standard R installation for Windows, Linux and Unix
platforms. For Mac OS X compatibility it is necessary to install an X Windows version of
Tcl/Tk (http://cran.r-project.org/bin/macosx/tools/). More complete instruction concerning R
installation can be found on the CRAN website.

1.1  Installation of a portable version of the package

If you have a portable version of the package, run R and go in the ‘Packages’ menu of the
console; click on ‘Install package(s) from local zip files...” (step 1 in Fig. 1) and select the file
‘TTAinterfaceTrendAnalysis_1.5.zip> that comes in a zip archive. The
TTAinterfaceTrendAnalysis package will automatically download and install all other
necessary packages if they are not already present in your computer (Fig. 2) (you obviously
need an internet connection).

1.2 Installation from CRAN mirror
Alternatively, the package is available on the CRAN mirror (an internet connection is
obviously needed). Open the R console and click on ‘Install package(s)’ in the ‘Packages’

menu of the console (step 2 in Fig. 1), select your mirror (your country), and follow the
instructions to find the TTAinterfaceTrendAnalysis package.
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1.3 Launch the interface

When everything is installed click on ‘Packages/Load package...” in the ‘Packages’ menu of
the console and select TTAinterfaceTrendAnalysis from the list (step 3 in Fig. 1). A small
panel appears inviting you to start the interface (Fig. 2B), click on the button. The step 1 or 2
need to be done only once to install the package, skip it and go directly to step 3 every time
you need to load the interface. If closed, the GUI can be directly re-launch using the start

panel.

In some case, if you close both the GUI and the start panel, and try to reload them with step 3
without closing the R console, the GUI would not start. Then you have to re-start the R
console or if you want to stay in your R session, enter the line TTAinterface() in the console

(4inFig. 1).

~ R Console

Fichier Edition Msc EESEREEE Fendtres  Aide
R version 2.14 3 Charger le package...

Copyright (C) & Chasirle site miror de CRAN...
ISEN 3-900051~( Chossir les entrepdts.,
Platform: 1386 2".&*’ le{s) package(s)..

Mettre & jour les packages..,
R est un logic £.

Vous pouvez le 1 Irstaller le{s) package(s) depuis des fichiers zip. . ions.
Tapez 'license() ' ou "licence()" pour plus de détails.

a1l Compuring

R 28t un projet collaboratif avec de nombreux contributeurs.
Tapez 'contributors()' pour plus d'information et
'‘citation()' pour la fagon de le citer dans les publications,

Tapez 'demo()' pour des démonstrations, 'help()' pour l'aide
en ligne ou 'help.start()' pour obtenir l1l'aide au format HTML.
Tapez 'q()' pour guitter R.

> |

le package ‘relimp’ a ete campilé avec la versaion R 2.14.1

» TTAinterface ( I 4

»

Sélectionnez un item

datasets
el071
effects
fBasics

~

Figure 1. The R console and the different step to install and run the TTAinterfaceTrendAnalysis

package.

11% downloaded

URL: ... ttp:ffcran.cict.fribinfwindows/contribf2. 14/Matrix_1.0-3.zip

[TTTTIT

Figure 2A. Packages auto-downloading window.
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Start Panel Qlil

Ready to Start | ) |

TTAnterface w1.03 launch panel

Figure. 2B. Start panel of the TTAinterfaceTrendAnalysis package (here v1.03).

B. Create your dataset

The datasheet format that is read by the TTAinterfaceTrendAnalysis package is txt file (tab
column separated). The main ‘difficulty’ to use the GUI is to prepare a txt file that is correctly
read by the programme. Once in the interface, the guideline to perform analyses is very
friendly.

The txt file has to be created with a spreadsheet software like Microsoft Excel or OpenOffice
Calc. OpenOffice Calc is freely available (http://www.openoffice.org) and can manage files
with 1 million lines whereas old versions of Microsoft Excel 32bits (before Excel 2007) are
limited to 65500 lines but is more intuitive to use. The txt file is a numeric table with column
label in the first row. For interface needs, some of these labels have to be defined and fixed.
The column containing the categorical factors (sampling stations, taxa, chemical species...)
must be named Category (with first letter in capital, remember that R is case sensitive), Dates
for the date column in format yyyy-mm-dd (1SO 8601), Depth for the sampling depth column
and Salinity for the salinities column (Fig. 3). Columns with parameters values (chlorophyll
concentration, phytoplankton abundance, biomass...) can be freely labelled with the name of
the parameters and its measurement unit as a preference. All values in the same line must
correspond to a unique sampling (same dates and categorical factors). Contrary to Salinity
and Depth columns, Category and Dates columns are necessary for the interface to work
correctly (if you do not have categorical factors, create the appropriate column and file it with
a character of your choice).

Preparing a txt file using a spreadsheet software

A B C 0 E F
Column sirict labelling ’ 1 JCalegory O otes J-.'vh:m;--wn A {-,A\_A'L]- .lrmy«u'.l.rr ™ ,
| 2 SHNT Dunkerque 19950710 Q2 13 53
[ 2 SAN1 Dunkergue 184 3116 2 05
| 4 SRN1D 26 33.05 05
|5 ISRNI T 39 3422 05
| & SRNI 1.4 213 7\
7 SANIT 14 3213 7
| 8 'SRN1 32 3424 15 Dote as decimal separator
| 3" sAN1 Dug 7 3415 0
10 58 1996-05-14 5 37 Missing vaiues = empty cases
3 19960409 455 1M
Date format 13 1996.54.29 12 3845
yyyy-mm-dd i 13 SANI! Dunkergus 193605-53 68 32 51
| 14 |SAN1 Dunkerque  1936.05-28 17.7 3435 0
| 15 SAN1 Dunkerque 19360604 68 M7 05
Figure 3. Summarized processes to formatting a txt file readable in the TTAinterfaceTrendAnalayis
package.
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In your txt file you can keep columns that will be not used in the interface like coordinates or
water masses labels (they will not be read by the program) but it is recommended to remove
them to obtain the lighter txt file.

Missing values must be empty case, 0 are read as values and characters (NA, NaN) can induce
bugs (they are labelled by the program itself so you don’t have to do it).

Decimal separator must be ‘.” (dot). Be careful with the value that appear like 6,00 (integer
value with comma as decimal separator), they are not always replaced by 6.00 in Microsoft
Excel.

Once your datasheet have been well prepared, save it using ‘save as’ (1 in Fig. 4A and Fig.
4B) and select TXT (Tab delimited) (*.txt) in the ‘Save as type’ option (2 in Fig. 4A).

In LibreOffice Calc you have to select ‘“Text CSV (.csv)’ (2 in Fig. 4B), writing the .txt
extension yourself, uncheck ‘Automatic file extension’ and check ‘Edit filter settings’ to
select {tab} as column separator in step 3 (Fig. 4B).

Only one worksheet can be saved in a txt file (the active one by default).

3 Microson Fxcol SRNOunkergue, 1x!

07 F ERBA Wy m€ L SIER -]

¥|

1 Category Dates } tvegstres gun

x : ) etdata
SRNT Duckergue 19850712 z
{SRNY Durkergue - 1935-05-10 Fourlartinxa
1SRN1 Dunkerque  1995.10.26
SRANT Durkerque  1955.11.08
SRNI Dusketgue  1965.12.19
SRN! Durkerque  1966.12-19
8 SRANI Dunkerque  1986.01.11
S SRNI Durkergue 19560215
10 1SRNT Durkergue  1995-03-14
11:SAN1 Durkerque 19980409
12 :SRNT Duskergue 1955049
13 SRNI Duskerque 19860513 | M
14 [SRN1 Dunkerque  1986.06.28
15 SRN1 Durkarque 19880604
16 SENY Duskemus 1556-06-19
17 (SRN1 Durkergue 19960520
18 1SANT Dunkerque 1998.00.2%

i e

SRNDurhergoe 1ot pet contere des nforvatons con competbies aver Teate (senaste tabustion) (* 1) Youbsr—uus conservs b formet dy dassey ¥

.
l/ oChagues sur O poxy convier v lo Toroad, Les Tondtonnaltbs noo compobbies seeont perduss

- oCRQUEE 2 MO PO Corati v (88 L achinstues. Ervejiial erdulie ure Copee de volre docunstd Gard be format de Tichier Exdel e phus décent
oChguns mr Acke pows vivifur ns perten posabies.

19 /SANY Duskergos  1996:11-25 q Hoes e fctent s Dt

A0 SRM! Duskergue 19961249 —

21 SR Durkataue 19970118 e "S5 | Typm do fetim | | fquan (ybpwatme: tabndation) (*430) ("2t} D M [ amuer |

22 SRNY Duskergue 19570304 o .o v ue —

Y2 ITOAIY P abesinica  APOT 03 4A " 240 n& b
w4 n )\ SRNDuUnkergue / J¢ >
D 4 | Popeasmeatomes N NCIO iAo S d 2ok A-SEsadlid & Wl il

Frér M

Figure 4A. Creating a txt file with Microsoft Excel.
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5 SANDunborque 1x1 - | ihreOce Calc

SR Egdnon  Affchage Jseton Fomst Quok Dondes Fepdte  Aude &8 x
g -1 2 G- gisiir &P e
2 G 3
;o O M4 B RS ENE ST
Derriers docyments dhsds .l
{ vl
Avntats N = - i:_
i S Enteghtrer sous [ | L 5
X Ewree Jorophyll & JugL]
G Dveste s |, Trengitow darn | L) evidela
\ o PN el
r—
| Ervwgntior gomee modele. . Mager
W € e W Mes Somwnts Export de tichlers texte
ok eveogetrer et
| - Qpbions e SN C‘-’ ]
¢ Racharge 7 u 2o et actaem Europe ooodentaie (Windows- L2SZ Wedatn w
| Sovod Sepiatewr de chasp  {Tabd = v !_A'_____}""'
6 ]
*  Exporter, 13 S4paretmr da Loty - i daze ]
Evporter oy formnat POF
Envou o7 Mes Qocuments (] tresggrer b conten dw by cobde coswve offche
= 4 7] trowgerm by forvaies do cobie s s Sot sobours cokobion 3
Progegeds, [ yttre actye gullemats toutes bes collies de tests
SNALLE PU e Paste de havel ) Cmrgmen de cobirrm fom
Aoy darw be faregsierr el —
Ageriu CrbeMaeO
o Fovots wrems o daichin — | EETIRFIEE =| [[Ervegitm |
& mpore Ctriep 8 2]
— |7 3 g Asrudey
Iy Pty ages de Tegrmante " Tvpn 2 = .| i _]
. — [ Extension sutomatioue &) non de fiches
B Qutter LtreOttce amg |1 =
25 TSI DTS ETos TR UN-R T '
27 SANT Dunkergue 19970513 50 — W Edieles pausmdnes d) e
8 [SAN! Dunkergue 19570526 21 > 1 L ra- 0y v
« Cov Pewtllel /% ) s >
Y /s mOovVvVTO O- BB RS AR o =
Foudel]1 Fat o st - ’ Seewra=0 - +100%

Figure 4B. Creating a txt file with LibreOffice Calc.

To summarize:

e Must be a .txt file

e Column labelling: Category for categorical factors (sampling station, taxa,
chemicals...), Dates for dates, Salinity for salinities and Depth for depths values.

e Dates format must be yyyy-mm-dd (ISO 8601)

e Dot as decimal separator

e Missing values must be empty cases
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C. Quick steps

1. Managing your database

The first panel of the interface ‘1-Data_managment’ allows interactions with the dataset

1.1 Import your database

This is the first page you can see when you start the interface (Fig. 5). You can only import a
txt file (or the data example file, 2 in Fig. 5) using the <Import TXT File> button (1 in Fig. 5)
and read the advice to correctly import a txt file. All other options are disabled.

Temporal Trend Analysis interface (v1.5)

1-0ata_managrect | Zparamaters_selection | -TmeSeres_buldng | 4-DssgnosticsiTrendanalyses | Messages window

@R oo i1 rks |15 -5 cpendats examcle (SNOurheraue) 2

Important - how to wel inport your data n 9 steps
Your data must be n a bt file (save as ' b’ format in your Spreadsheet)
Deomal separtor must be '
Masng value must be angty case
Dates must be n 'yyyy-mm-dd (150 8501 trme Format)
SRR y Results window
Catagoncs factors column (Taxs, Stations...) -> Category
Salnky colmn - > Salnty
Depth cobumn - > Depth
If your parameters dont appear, select tham as numeric’
You can use the T Data’ button to change column lsbels and dats category

Nend R w3 144 to work property

User Gade B

Figure 5. Panel 1 when the interface is launch.

Once your txt file is imported more options appear:
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Temporal Trend Analysis interface (v1.5) : SRNDunkerque.txt

1-Data managmant | 2-parameters_selection | 3-TmeSenes_buldng | 4-Diagnostics/TrendAnalyses | Messages

@ Import TXT Fle i1 W <> apon data example (s&mﬂuu)z
Currert active fle: SENDurkerque bt
Selact your save drectory xi 3

Important | how to wel import your data n 9 steps Results wh

Your data must be in a .txt File (save as txt' format n your Spesadshoet)
Decimal separtor must be *'

Mesang valus must be anpty case

Diates must be in 'yyyy-men-dd' (IS0 8501 time format)

Dates column -> Dates

Categoncal Factors column (Taxa, Stations, . ) -> Category

Sairky cokern -> 5

Depth column - > Depth

IF your parameters dont appear, select them as ‘numeric’

Yoo can use the Toc Data’ button to change column labets andd data category

Nead R w2 154 10 wark proparty

UserGude‘ Help -)'

Figure 6. Left part of the Panel 1 once a txt file is imported (here the data example).

1.2 Change the save directory

The button <Select your save directory> (3 in Fig. 6) let you choose a folder on your
computer to save the different figures and results of analysis you will obtain with the
interface. By default this is the folder where your imported txt file is stock. If you import a
new txt file the save directory is reset to default.

1.3 Display your data

The button <Show Data> (4 in Fig. 6) displays a table of your imported data.

1.4 Summarize your raw dataset

The button <Summary> (5 in Fig. 6) displays a table with the main descriptive statistics of
your raw data (Fig. 7) with Min. = minimum value of the distribution, 1% Qu. = first quantile
(25%), Median = the median of the distribution (50%), Mean = the mean of the distribution,

3" Qu. = third quantile (75%), Max. = maximum value of the distribution and NA’s = number
of missing values in the distribution of the parameter.
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Stat2

STATIONS =

lE : 684 01/08/2003: 7 Min. ;o —2.000 Min. : 0.1z Min. ;o —0.020
2 L15: 222 05/08/1997: 4] 1=t Qu.: 7.397 1=t Qu.: 2a.10 1=t Qu.: 3.844
SlLlA: 228 09/08/1995: A Median : 14.000 Median : 29.30 Median : 7.180
L2 - 1lad 10/06/2003: 3] Mean : 12.573 Mean r 28.34 Mean 10,748
S LY 2ZA7 18/08/2003: 4] 3rd Qu.: 17.500 3rd Qu.: 31.00 3rd Qu.: 13.046
Gl 1187 (Cther) 12922 Max. 24,400 Max. : 54,50 Max. 265,320
w201 NATS : 1 MNATS :310.000 MNATS ;180,00 MNATS ;171,000

< | [*

Figure 7. Resume of the ‘SRNDunkerque’ raw database.

1.5  Edityour data

The button <Fix Data> (6 in Fig. 6) let you edit your dataset directly from the interface (Fig.
8). However you can only perform simple tasks such as modifying column label, modifying
data type or editing cases one by one. For more complex modification, use your spreadsheet
software.

o Rditeur de donnees - -
Click on the column label cas

~1 Save the modifications

Category Dates  |cHLomor [saLiye|TEp |[varé :
1 jPoint 1 SRN Dunkergue 1‘.‘.‘/67‘/_199‘.‘;.9.:..‘:“-" vi 336§i ;\IA =1= and baCk to the 'nterface
2 |Point 1 SRN Dunkerque xo/oa/wgm
3 |Point 1 SEN Dunkerque|26/10/199
4 |Point 1 SEN Dunkerque|08/11/1983 B .
§ |Point 1 SEN Dunkerque|15/12/1994 o G variable - MOdlfy Varlab'e name
6 |Point 1 5§N Dunxarq;;“;9/12/199‘ -
7 [Point 1 SRN Dunkerque|11/01/1994 e @numerc O haracter
8 |Point 1 SEN Dunkerque|15/02/ 199t —
9 [Point 1 SEN Dunkerque|14/03/1996/4.5 134,37 |4.5 ~ Modify variable type

10 |Point 1 SEN Dunkerque 09/0~i/1996145.5 ;33.89 6
Figure 8. Data editor spreadsheet when using the <Fix Data> button in panel 1.

If you import a txt file containing a column labelled Salinity for salinities but with values that
are not identified as ‘numeric’ a warning message appear (same thing for Depth column):

anning!

"j A salinity column is present but don't contain any 'numeric’ values

‘fou can i it using the Fix data button (use Help For more info)
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2. Select your parameters

The second panel of the interface ‘2-Parameters_selection’ allows selecting the desire
parameters for analysis (number corresponding to figure 9):

oakrwdE

2.1  Summarize you

The button <Summary> displays descriptive statistics of the raw selected data. No

mathematical treatmen

Select all the categorical
factors with one click

Increment of 0.5

by clicking T

The different categorical factors (here sampling stations)
The parameter to analyse

Interval of salinity to analyse (sliders)

Interval of depth to analyse (if exist)

Interval of years to analyse

Months to analyse (must be spaced)

r selected parameters

t has been done on this data, only simple selection and sorting.

Temporal Trend Analysis interface (v1.5) : SRNDunkerque.txt

1-Dsta_managmert  2-Parameters selection | 3.TimeSenes_bulidng | 4-Diagnostics/ TrendAnalyses

Sefect your categorical Factoe(s) Selected categoncal factor(s)
Add selected categorical factor(s)
Durkerque
S0 Dunkergue ‘).._____,,_—-—-——" (allow multiple selection)
SEN4 Dunbergue o
Remove selected categorical factor(s)
—— (allow multiple selection)
Selact & paramater Salacted parameter
WChicrophll & (i)
y
emperature (°C)

Add selected parameter
(selected another parameter
will replace the previous one)

Salrty mn : 31.0 psu Start year ot ;

L= 1956 =
Santy max | 35.5 psu 3 End yoar at : 5

W e—__ 2010 Z

Depthmn | 0.5m

..__j Select morth(s)

Depth max : 0.5m 4 1234567891011 12 6 — -]
- L CHLOROA

Summary »

Min.
ist Qu;,

_"Ub “ Median
Msan

3rd Gu.,

Figure 9. Options in the panel 2.
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The following warnings appear if you didn’t select any parameter or categorical factors before
performing a mathematical treatment:

Warning! |E| Warning!

e Mo station selected | 6 Mo variable selected |

Warning!

' E Flease select a parameter and a station before to proceed

Also if the combination of salinity and depth selected in 4 and 5 (Fig. 9) is irrelevant:

X

Wanning

' E The selected combinaison of salinity and depth doesn't exist in wour dakaset

TTAinterfaceTrendAnalysis package user guide
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3. Build your time series

The third panel ‘3-TimeSeries building’ allows building a regularized time series which is
necessary to perform temporal trend analysis (Fig. 10).

Temporal Trend Analysis interface (v1.5) : SRNDunkerque. txt

1-Data_managmert | 2-Parameters_selection  J-TmeSeres_buldng | 4.Diagnostics/Trendinalyses | Messages window
Data ntoraction

LogiO{x+1) ransform |
Replace mssng vabhuss 7 |
Bamove outhers r 1
Shom bor |
|->By yesrs fe
|->8y months

Select the data frequency In your final tme serles Show regulansed time senes Results window
Dadly s 4 | Table | Summery |
Sami-foetnightty )
Fortraohtly
Morthly
Yaarly ! 2
Monthly — Climato (see help)
Gudance to choose the freguercy {
Auko (e

Select the method to aggregate your data

Mear

Medan

Quartie 0.9 f 3
Maamum

Guadarce to choose the method

Ato .

Hep &

Figure 10. Options in the panel 3.

3.1 Data interaction

The ‘Data interaction’ frame (1 in Fig. 10) allows manipulating the raw data base. You can
transform the selected parameter into log10(x+1) to build the regularized time series. You can
also remove outliers from the raw data distribution and to replace missing values from the
time series (require for some diagnostic processes). A warning message appears if you choose
to replace missing values and if they represent more than 5% of your data:

IWarning!

Missing values represent more that 5% of the regularised data,
. replacing them is not a good idea,

TTAinterfaceTrendAnalysis package user guide

14



The button <Show boxplot> displays a boxplot of your data distribution, by years or by

months, with outliers (Fig. 11).

Boxplot of Chiorophyll a [pg/L) (o = outliers)
Camsgasical Sactoriey SRMY Dy SANI Cu SR

>

1}

Chiceoptn® a [1g'L)

Chiorophyd o g/l

Boxplot of Chiorophytl & [pgiL] (0 = outliers)
= fectaring. SRNT BAND O , SN Yours 1084 . 200

B

40

Jon Feb Mar Apr May Jsn Jd Aug Sep Oct Nov Dew

MONTHS

Figure 11. Boxplot by years (A) and by months (B) of the ‘SRNDunkerque’ raw database with
outliers.

3.2 Aggregation methods

Frame 2 and 3 in Fig. 10 show the options to build your regularized time series. You can
select the time step and the method of data aggregation or let the interface select it
automatically for you (default option). The auto option computes balanced choices,
alternatively select guidance option to see the advices before choosing (Fig. 12).

Frequency Choice Guidance @

Mean time between two measurements:
30,38 days

Time range {min - max):
1 - 359 days

L]
)
Advice - Use monthly frequency

Method of Aggregation Guid... [X]

o
\l) The means give better fit

Figure 12. Messages to choose balanced frequency and method of aggregation to build time series.

Frame 4 allows displaying a plot, a table or a resume of the regularized time series build with
your selected options (Fig. 13). Plot and table are automatically saved when called.
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3rd Qu.
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Bl .
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| \“ \"‘ I LI r"l.w \ R l ]'H M Il “'”L il \'Lij'.’[ |i".. \

9 200 05 2010 1945 2000 05 2010

Vet Years

Figure 13. Summaries (top) and plots (bottom) of regularized time series with missing values kept
(left) or replaced (right).

4. Perform diagnostics and trend analyses

The forth panel ‘4-Diagnostics/TrendAnalyses’ allow to perform diagnostics and temporal
trend analysis on your regularized time series (Fig. 14).

Temporal Trend Analysis Interface (v1.5) @ SRNDunkerque. txt

1-Dta_managnect | 2-Paraeters_selaction  F-TewSeres Infidng  $DugrosticsiTrenddnahses | M
Dignastics (opbona)
1 Spectrum analyse® {
2 Furncomelation
3 Shapeo normality test f
4 tevomaly (coler.piot) r
5 #nomaly tharplot) r
6 Seasonal deconposkion®

) &

* Carewt be pertam ot meising wabses

Trend Analyses ‘T.

T Cumdation sum® [

8 seasond Trend

Q obal Trand .

4 () rrend based on L0ESS &

11 v Meerg Dragram
~»selectppy X0

C e

)

* fetected panads madkd be rger tham | year

veb 4

Figure 14. Options in the panel 4.
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4.1  Diagnostics tools (Diagnostics frame)
1. Fourier spectral density

2. Autocorrelation diagram

3. Shapiro Normality test

4. Anomaly color.plot by step time

5. Anomaly barplot by time step

6. Time series decomposition
Numbers correspond to those of Fig. 14.

P
Autocorrelogram of Chiorophyl a [pgiL] regularised Time Sei

Cavaganical facsmipnt: SR SHny SRS D
Thwn step Mashly Methad dm-u‘nx Nean

ue

EL L

mnlmwucmwamrmmnmm

Comegotical factmrpi: SRNY s
Tiwe stegr Mandhly  Mothad of irora gitonn! Iu-

0

1

Soerd (eesny

Time serles anomaly otLogio(l'ﬂ) Chiorophyt a [pgiL]

m,ulullmq- Sk SR Dy
Tiore soop: Asanal Mot ‘hlmmmu Mean

Mormality of the distribution is rejected

L
1)
W=0.,7734 p-value =0

Time series ammuyolcmotopm a o)

= SHRAT Dy SRS Dy
T step! ln.ﬁ lla.ul-lm-’n-ct Nean
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Performing diagnostics 1 and 5 while keeping missing values displays warning messages:

Ifarning! Warning!

L] Zannot perform spetrum alnawsis @ missing values in time series ! Cannot detrend with missing values
e Y e

4.2  Temporal trend tests (Trend Analyses frame)

e Global trend (9 in Fig. 14 and 15) and Seasonal trend (8 in Fig. 14 and 15) (both based
on Seasonal Kendall test) results are display on the right part of the interface
(Results/Messages):

Results window
-Global trend results-Q

>

|Parameter: Chlorophyll a [pg/L]

;Categorical factor(s): SRN1 Dunkerque, SRN3 Dunkerque, SRN4 Dunkerque

%Outliers.removed: NO NA.replaced: NO Informations on time series
Time.step: Monthly Method: Mean

\
Trend (sen.slope): -0.0511 original units per year Results
i%Trend (sen.slope.pct): —-0.0172 percent of mean quantity per year
ip.value: 0.0368

[p-value.corrected: 0.0861

-Seasonal trend results-§
%Parameter: Chlorophyll a [pg/L]
}Categorical factor(s): SRN1l Dunkerque, SRN3 Dunkerque, SRN4 Dunkerque
}Outliers.removed: NO NA.replaced: NO

|Time.step: Monthly Method: Mean

1

itrend (sen.slope) = original units per year

%trend (sen.slope.rel) = sen slope divided by median for that specific season

missing = proportion of missing slopes

‘ season sen.slope sen.slope.rel p.value miss

(1 1 0.07876984 0.050876063 0.6120000 0.500

12 2 -0.10533333 -0.025522516 0.5825506 0.250

;3 3 0.22777778 0.030530657 0.2735614 0.000

4 4 -0.28180556 -0.022110087 0.4434214 0.000

IS 5 -0.09972222 -0.024855346 0.7425568 0.000

6 6 —0.16365048 -0.032759145 0.22843%8 0.000

}7 7 -0.17802083 -0.0329515847 0.2757578 0.500

iB 8 -0.02658333 -0.007783666 0.7603323 0.000

|9 9 -0.17337121 -0.040553830 0.1526163 0.438

(10 10 -0.01886111 -0.0059656805 0.5200000 0.500

11 11 -0.10566667 -0.050576%923 0.1080000 0.500

;12 12 -0.01876150 -0.013235203 0.2001281 0.250 e
-Clear- '

Figure 15. Results of temporal trend test (Global Trend in 9 and Seasonal Trend in 8) display in
the right part of the interface.
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e Visually identify and select different periods of trend with Cumulative sum (7 in Fig.
14, Fig. 16)...

R Grapbics: Ievice 7 (ACTIVE)

100

o Conkiruse |

80

60

o

cusum

\
'
'
’
‘
M)
W
"

)
|
e

1995 2000 2005 2010

Nima

Figure 16. Cusum plot (cumulative sum in red), with periods manually identified (numbers).

...and perform Kendall test (Global or Seasonal) on each of these periods (Fig. 17):

Results window 7+9

-Local trend results (global)-

Parameter: Chlorophyll a [pg/L]

Categorical factor(s): SRN1 Dunkergue, SRM3 Dunkerque, SEN4 Dunkerque
Outliers.removed: NO NA.replaced: NO

Time.step: Monthly Method: Mean

Each period is identify and analyze

Period 1 : 18%5,2 - 2000,4
Trend (sen.slope): —-0.5067 original units per year
Relative Trend (sen.slope.pct): -0.115& percent of mean
p.value: 0.0293

p.value.corrected: NA
Ref. value of the complete series: 5.6522 Mean trend compare to ref. walue: 3.

Period 2 : 2000,4 - 2007,2

Trend (sen.slope): —-0.3017 original units per year
Relative Trend (sen.slope.pct): -0.0783 percent of mean
p.valus: 0.0144

p.value.corrected: NA&
Ref. wvalue of the complete series: 5.63922 Mean trend compare to ref. walue: 5.

Period 3 : 2007,2 - 2010,12

Trend (sen.slope): 0.2167 original units per year
Relative Trend (sen.slope.pct): 0.082% percent of mean
p.value: 0.5729

p.value.corrected: NA
Ref. value of the complete series: 5.6522 Mean trend compare to ref. walue: 3.

Figure 17. Results of Global Kendall test perform on the different periods identified with cusum
plot.
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The following warning message is display if you select another test than Kendall after
choosing the Cumulative sum option:

Warning!

! 5 Choose a Kendall Family test

e Trend based on LOESS smoothing (10 in Fig. 14):

R R Graptwcs: Desnce 2 (MCTIVE) -;;g@“
Fichier  Histanque  Redemensionnement |

Trend of Chlorophyll a [pg/L] based on LOESS \

Categorical factor({s). SRN1 Dunkerque, SRNJ Dunkerque, SRN4 Dunkerque
Time step: Monthly Method of aggregation: Mean

] ‘ — Tife Senesr
. — LJESS
g 57
L4g] ]
2 |
;; .| |‘ ' ‘ | \\
EETIL DL |
w - lil’b 14 N ".U | 1 ly-y_}:". '\‘., | "-. ‘ l.
Y l I | 'n‘,‘.' ll‘ \ nl,,.' 'H".."l 'ﬁ'"---ft | | \ l'r | h"\"
'9195 win 2005 20‘10
Years

Figure 18. Plot of the regularized time series (black line) with loess smoothing (red line)

Results window

-Global trend results on LOESS-

Parameter: Chlorophyll a [pg/L]

Categorical factor(s): SEN1l Dunkergue, SEN3 Dunkergue, SEN4 Dunkergue
Cutliers.removed: NO NL.replaced: YES

Time.step: Monthly Method: Mean

Trend (sen.slope): —-0.0815% original units per year
Relative Trend (=sen.slope.pct): -0.0156 percent of mean

p.value: 0

p.value.corrected: 0.1661

Figure 19. Results of temporal trend test (Global Trend) apply on loess smoothing, display in right
part of the interface.
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e Trend based on normalized concentration of nutrients at fixed salinity for each month
(11 in Fig. 14):

R Graplics: Device 2 (ACTIVE)

Fatiar  Htongue  Redmensionnemant
Trend of CHLOROA at salinity 34
sl stationfs): Peoint 1 SRN Dunkerque, Point 3 SRN Dunkerque, Point & SRN Dimkerque
g
. | |
S 1
8 |
P & - ' I
: |
o
© | ‘
@
[ _ J | 1 I | ’\ ' ‘ |
3 2 4 |
; L | 1)
O I 1 L S N ﬂﬂ.“
Tl | | .
\ \ " | |
o - \ | I
Szen.zlope
- [1) ~0.1214804
' Szen.z=lope. pot
g ) ¥ R T x ~ T X X T . [1] -1.582265
1995 2000 2005 2010
Sp.value
Years (at selacted pariod) L0 B B AU
Smizs
1 2 3 4 5 6 7 B 9 10 11 1z

0.750 0.500 0.250 0.500 0.433 0,250 0.750 0,250 0.43¢ 0.812 0,812 0,438

Figure 20. Plot of normalized chlorophyll-a concentration at salinity 34 and results (text box in the
background) of Global Kendall perform on this time series.

The following warning message is display if there is no salinity value in your data or if you
choose a salinity to normalize nutrient over the maximum salinity of your dataset:

Nifarning!

Mo parameters available or all the salinities in wour database are under the 'selected psy’
L3 Trw aqgain by decreasing the 'selected psu' value
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D. Detailed documentation

1. Interface organisation

The interface display all the options needed to perform temporal trend analysis through 4
successive panels (4 steps), from raw data managing to results display.

The panel 1 “l1-Data_managment” focuses on the file and data management, it is the pre-
processing part.

The panel 2 “2-Parameters_selection” focuses on the selection of the parameter from the
categorical factors to analyse.

The panel 3 “3-TimeSeries_building” displays the option to build a regularised time series.
The panel 4 “4-Diagnostics/TrendAnalyses” focuses on diagnostic tools and statistics tests.

Results are displayed in the right part of the interface and are always visible.

Help buttons are available on each panel of the interface to provide guideline on how to use
options in their respective panel.

The top panel displays the name of the selected data file (once imported).

Temporal Trend Analysis interface

1-Data_managment ‘Z-Parameters_selection | 3-TimeSeries_building | 4-Diagnostics/Trendanalyses |

Figure 21. Top panel and panels’ titles of the interface.

The advantage of having panels against windowed menus is that all options are always visible
and can be rapidly selected without going into multiple menus. This is only possible because
the number of options is optimised to the minimum needed to perform such analysis. Such
interface cannot be developed for more complex tools (which is not the objective of the
interface).

2. Files and data managing panel

The first step of the data analysis is the importation of your database in the GUI. The interface
identifies each column as a function of its label and category. In general columns with
numeric values are automatically identify as parameters. Other columns have to be manually
labelled to facilitate the identification by the GUI, such as categorical factors or depth (for
further information see §B).

2.1 Import TXT file

To import a txt file containing your data just click on the button <Import TXT File> in panel
1, awindow generates by your OS is display where you can select and open txt files (Fig. 22).
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o Twmporal Tenwd Analypis 1tnarinee

1-0sks _mensgrert | 2urammtars_sslection | 3-TeeSerms_bddng | 4Twgnostrs/Trandina, Massages wind
@‘mcwre] V<3 cpsn data sxanpls (SHIDunkenaue)
\ Ouvrin %%
iegortwnn thewito ] Regadscdane: | L) dots vi O 2> mE-
Al
SAEGShy s IS NDurkeraue
[w Sepc ! " [SANDuUrhercue C57
TG Yeuh o) Mas documanks
Diabes ot be soeniy
Datos cobn-
Sarghng ste of 9
Saledty Cohrmn Passy
Depth cokuren 4
T your pavamed )
You Can et ,/
RNhend B v ) T4 1 ey Wes doc
os«"uc-‘
Poste de bavad
q Nom dw hoheey SAND b aeque_lond cov v
Favoss iésasa  Fchets 30 hpe CSY Fios (" cav| %

Figure 22. Panel 1 with the <Import TXT File> option and importation advices.

Until the file is imported panels 2 to 4 stay empty and panel 1 uncompleted. The other options
are available only when your data are imported (Fig. 23).

Temporal Trend Analysis interface: SRNDunkergue_fixed.csv

t-Deta_managmert  2-Paramsters_sslection | 3-TimeSeries_buddng | 403 ics{Trendénaly 14 ind.

@R weorcovre | © o> opendsta cxancle (RaDurkeraus)

Curreck actve file: SRADunkergus ficed.csw

Select your save drectory

Current save drectory: C:Program Flss/RIR-2. 15 2fiorary/ TTAnterfacsTrendinalrss/dsta

Results window

~Important : hows to well import your datain 9 steps

Your data must be in a3 .csv file (save as .osv' format in Bxcel}

Cedma separtor must be

Pissing vale must be empty case

Dates mast be in "ddimmdyyyy’ format

Dates columa-> DATES

Samping sie cobamn -> STATICHS

Sainity cobmn-> 5

Depih column -> DEPTH

IF your parameters dont aopear, select them as nusenc

You an use the Fax Data’ button to changs cckumn labsls and data category

Nazd R w2 .54+ 10 mock

User Guide | Heo @

Figure 23. Panel 1 with all options available once txt file has been imported.
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2.2  Select your save directory

By default, results of analysis and figures are saved in the same directory as your txt file,
however if you want to save your results in a different folder just click on <Select your save
directory> and choose a folder as follows:

_... Temporal Trend Analysis intarface: SENDunkergus_fixed oo

1-Daka_mansgment | 2.Parsmoters selection | 3-TmeSenes_bulding | 4-Diagrastics/ Trenddnalyses

@R et CvFie | ¥ <> apen dets evanpie (SRNDukeraus)

Current active file; SRNDunkergue_foved. csv
Select your save drectory }
Currerk save mumzcwun Fils/RJR-2,15.2/Worar y/TTAlrtael ace Trenchnalysisidata

Rechercher un dossier

Choose 3 save diractoey, then dick OF,

Importart | how to wel moort

) Publcation o

Your dats st ba in & .d ™ L
Dacinal separtor must be # &3 Rapport
’QSWVMMMM + J EEE R D P TN

# 9 Moo Tendanc
Dates mwst be n 'y 3 ::f‘mo‘s s
Dates column - > DATES ¥ () Comgte R -
Samping ske column -> " e
Sainty column -> S

Depth column - > DEFTH
IF your parameters dont
You can use the Fix Datg

Dossier Resubats de Minkerface

[Crimunmmadmmj [ Ok ] lArrduJ

Nawd [ vl 14e 10 work

user Gsde | Hop @

Figure 24. Panel 1 with the <Select your saved directory> option.

You can also directly create a folder through this window.

From this basal directory, the programme automatically creates an arborescence to save your
files based on the options you choose to perform analyses (Fig. 25). Other options, such as
Months, salinity and depths are not added in order to limit the arborescence declination and
keeping a clear save path, therefore the user has to be careful to not overwrite its files (by
changing the save directory destination) if these options are changed between two analyses.

S 53 VAcbefacs Trandhnuysis Selected save directory
) ade (see §D.2.2)
= ) o3 o
= o SRANDunkerqus | File Name
#) Poink | SEN Dunkergue
Selected Save Directory 3 3 Point 3 SRN Dunkercus ‘ Stations (see §D.3.1)
—_— = () Point 4 SRN Durkergus o
Flle Name % £ 19952005
L— Year(s) g ¥ 3 19952010 Years (soe §0.3.4)
‘ = ) 2000-2010 v
L— Parameter with Windaws XP ® L3 CHLOROA
+ L saLl Parameter (5ee §D.3.2)
— Data Interaction = e

= L naNO-out. NO
® ) na.YES-out.NO l Data interaction (see §D 4.1)
= J NAYES-out.YES

~— Aggregation Methods

3 Daby Aggregation methods
3 :‘"“‘;:; l (see §D 4.2 and §D.4.3)

Figure 25. Example of a save path arborescence created as a function of selected options
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Note that due to Windows OS limitation the save path cannot exceed ~255 characters, choose
short category and parameters name if possible. Also, importing a new txt file will reset your
basal save directory to default.

Saved files are named with a specific nomenclature:
OriginalFileName_TestName_ ParameterName.txt / .png.

2.3  Display your raw data

You can check your imported data by clicking on <Show Data> button:

EnvirSData

STATIONS DATES CHLOROA
Point 1 SRN Dunkerque 12/07/1895 9.20 33.63 NA #
Point 1 SRN Dunkerque 10/08/1995 18.40 31.16 20.00
Point 1 8RN Dunkerque 26/10/1995 2.60 33.85 15.00
Point 1 SRN Dunkerque 08/11/1595 3.90 34.22 NA
Point 1 SRN Dunkerque 19/12/1995 1.40 32.13 5.50
Point 1 SRN Dunkerque 19/12/19395 1.40 32.13 5.50

EnvirSData

STATION DATE CHLOROA SALI
Point 1 SRN Dunkerque 12/07/1995 9,2 33,63 <NA> &
Point 1 SRN Dunkerque 10/08/1995 18,4 31,16 20
Point 1 SRN Dunkerque 26/10/1995 2,6 33,85 15
Point 1 SRN Dunkerque 08/11/1985 3,9 34,22 <NA>
Point 1 SRN Dunkerque 19/12/1985 1,4 32,13 8.5
Point 1 SRN Dunkerque 13/12/1995 1.4 32,43 5,5

Figure 27. Dataset with labels and decimal separator issues view with the <Show Data> button.

2.4  Edit your data — solve some importation issues
In case you have importations issues, you can edit your data with the <Fix Data> button.
There are two situations where data importation can be corrupted:

e The txt file is badly created; label and decimal separator do not correspond with the
interface standard (Fig. 27). Therefore only column labels can be modified with <Fix
Data> then you have to go back to the txt builder and check 8B.

e Although the txt file is created following recommendations in §B parameters do not
appear in panel 2. Therefore the problem is the category of the variable (numeric or
character). This is an R importation issue that can be solve using <Fix Data>, then
change the category to numeric (parameters) by clicking on column labels (if column
with values with ‘,” as decimal separator are selected as numeric you will obtain
missing values). Dates and categorical factors site are character type.
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Click on the column label case, : \Save the modifications
Category Dates |cHLOROA |saLIYe|TENMP |vars !
1 |Point 1 SEN Dunkerque|12/07/1995|9.2 33,63 ma and back to the interface
2 |Point 1 SEN Dunkerque|10/08/198%
3 |Point 1 SEN Dunkerque|26/10/199
4 |Point 1 3RN Dunkerque|08/11/1994 : :
5 |Point 1 S.R-N—Dunkezque 19/12/_1-9;‘ o Variitle - MOd'fY varlable name
6 |Point 1 SEN Dunkerque|1S/12/1993 )
7 |Point 1 SEN Dunkerque|11/01/ 1994 e Onimerkc O dwracter
8 |Point 1 SEN Dunkerque|15/02/ 199ty ———
9 |Point 1 SRN Dunkerque|14/03/1996/4.5 134,37 4.5 ~ Modify variable type
10 |Point 1 SRN Dunkerque|09/04/1996]45.5 133,89 [6
- Peicn 4 s e Jantnstannalaan las as- .

Figure 28. Data editor while <Fix Data> button is used.

By quitting the Fix Data panel, the new dataset is automatically read by the interface and a
new txt file is saved with the nomenclature FileName_fixed.txt. Unfortunately data types
cannot be saved in a txt file.

Editing your data do not change your save directory.

3. Parameters selection panel

If columns have been correctly labelled and categorised (see previous section), lists, sliders
and frames should be automatically filled with appropriate values:

Temporal Trend Analysis interface (v1.5) : SRNDunkerque. txi

1-Data_managment ~2-Parameters_selection | 3-TimeSeries_buiding | Msﬁraﬂnaﬂ“esages
v

Select your categorical Factor(s) Selected categorical factor(s)
-All-

SRN1 Dunkerque
SRN3 Dunkerque ¢ I
SRN4 Dunkerque —

<

Select a parameter Selected parameter

Chlorophyll a [afL]
Salinity

Temperature (°C) ¢
Depth

Salinity min : 31.0 psu Start year at :
e 1995 3
Salinity max : 35.5 psu End year at :
[ =] oo 3
Depth min ; 0.5 m
_u Select month(s)
Depth max : 0.5m 123456789101112

Summary |
Help t) I
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Otherwise:

Temporal Trend Analysis interface (v1.5) : SRNDunkerque_fixed.txt

1-Data_managment  2-Parameters_selection ‘3~TimeSeries_buiIding | 4-Diagnostics{Trendanalyses | Messa

Select your categorical Factor(s) Selected categorical factor{s)
-all-
W
Result
r
Select a parameter Selected parameter
wp

IMo date in your data!
No salinity values in
the data frame Check if the column
is correctely labelled
as Dates
o depth values in

the data frame

Summary
Help &2

Let see details of each of these parts in the next section (8D.3.1 to 8D.3.4).
3.1  The categorical factors

Categorical factors represent the category of your time series like sampling stations, taxa or
chemical species. They can be redundant or unique in a database. The categorical factors to be
analysed can be selected using the arrows between the two selection boxes (Fig. 29): just
select the factors in the left box and click on the top arrow and the selected factors will appear
in the right box. This supports multiple selection using the ‘Ctrl’ key or by dragging the
cursor. All factors can be analysed at once by selecting -All- in the left box. To remove
factors just select them in the right box and click on the bottom arrow, it also supports
multiple selection.

Select vour categorical Factor(s) Selected categorical factor(s)
-All- SRM1 Dunkerque
SRM1 Dunkerque SRN3 Dunkerque
SRN3 Dunkerque C} SRN4 Dunkerque
RN4 Dunkerque

&

Figure 29. Selection boxes for categorical factors in panel 3, with selection arrows between.
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3.2  The parameters

The process of selecting the parameter to be analysed is the same as for the categorical
factors, except that only one parameter can be selected (it does not support multiple selection)
and there is only one arrow for selection (no remove arrow) (Fig. 30). To replace a parameter
already selected by another one, just select the new parameter in the left box and click on the
arrow, it will automatically replace the previous one in the right box.

Select a parameter Selected parameter
Chlorophyll a [ug/L] Chlorophyll a [pa/L]
Salinity
Temperature (°C) ‘

Depth L')

Figure 30. Selection boxes for parameter in panel 3, with selection arrow between.
3.3  Depth and salinity

In some cases analyses have to be performed at specific depth or salinity (which characterise
the water masses). In the panel 2, there are 4 sliders to select these salinities and depths (Fig.
31). By default these sliders display the maximum and minimum values of salinity and depth
in your dataset (if they exist). By keeping these values unchanged all data are taken into
account for analysis, including data at missing salinity and depth. These values can be
modified by sliding the cursors on the left or right or by clicking on the area next to the cursor
to have a more accurate increment (+/- 0.5 unit), therefore data at missing salinity or depth are
excluded from the analysis. Analysis can be performed at a unique depth or salinity by giving
the same min and max values.

Salinity min : 18.0 psu Salinty min : 26.5 psu
= =)
Salinity max : 54.5 psu Salinity max : 26.5 psu
[ i
Depthmin : -20.0 m Depthmin : 14.0m
[T 1
Depth max : 66.0 m Depthmax : 53.5m
1] 2

Figure 31. sliders to select specific salinity and depth before processing data. Left figure: default
options; right figure: example of a selection of a given salinity (26.5) and a range of depth (14 to
53.5m)

3.4 Years and months

As for salinity and depth, years and months to be analysed can be modified. By default the
two lists in panel 2 display the first and last years and the months present in your dataset (Fig.
32). Years can be modified just by clicking on the arrows or by typing it. Months can be
deleted or added (the order is irrelevant) and there must be a space between the months. This
can be useful to process data for a given period of a year, for example, to compare the
productive period (in terms of phytoplankton development) versus the non-productive period
of an area such as within the WFD.
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Figure 32. Boxes to select year range and months at which you want to perform analysis. Left figure:
default options; right figure: analysis between 2001 and 2004 at 6 different months.

4. Time series building panel

The third panel focused on time series regularization before proceeding to temporal trend
analysis (Fig. 33).

Temporal Trend Analysis interface (v1.5) : SRNDunkerque.txt

1-Data_managment | 2-Parameters_selection  3-TimeSeries_building | 4-Diagnostics/Trendanalyses | Messages

Data interaction -

Log10(x+1) transform |
Replace missing values ? |
Remove outliers ? |
Show boxplot
|-=By years «
|->By months £

Results w
-Select the data frequency in your final time series [~Show regularised time series ;

-

Daily Plot I Tablel Summary

Semi-fortnightly

Fortnightly

Monthly

Yearly

Monthly — Climato (see help)

P PR W P W

Guidance to choose the frequency

Auto

)

Select the method to aggregate your data

Mean C
Median C
Quantile 0.9 '
Maximum g

Guidance to choose the method B
Auto «

Help & r—r—i

Figure 33. Panel 3 with default options.
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4.1  Missing values and outliers

The first frame of the third panel shows 3 different options to deal with missing values and
outliers of your data (Fig. 34).

Data interaction

Log10(x+1) transform
Replace missing values 7

Remove outliers ?

Show boxplot

|-=By vears (e
|- =By months €

Figure 34. Data interaction frame options in panel 3.

Some diagnostic tools (spectrum analysis and seasonal decomposition, see 8D.5.1) available
in the GUI require regular time series and thus have regularly spaced measurement and
contains no missing values. The option ‘Replace missing values’ replace the missing values
from the time series (and not from the raw data) by values calculated from the data
distribution. The final time series depend on the method of aggregation (see next paragraph);
therefore missing values are calculated from aggregated data in two successive steps.

e Time series generally present strong autocorrelation, in this case value at time t
depend on values at time t+1. Therefore missing values can be estimates (predicated)
from linear regression (or more complex regression) of values around the missing
value, however this is relevant only when few data are missed, long period of missing
values cannot be replaced using this method (cannot efficiently extrapolate seasonal
fluctuations)

e When missing values are present over a long period, and that there is a really need to
replace them, they can be replace by the median of data from the same cycle (e.g.
month, week, year, depending on the time step choose), inversely this method is less
relevant than regression for shorter period of missing values (it loose the dependency
due to autocorrelation).

The present interface uses a combination of both methods; the linear regression method to
replace missing values in 3 successive units of time and the median method for longer period
of missing values. The median method acts first to reduce the lag between missing values and
to allow the regression method more frequently. Missing values at the beginning and at the
end of the series are replaced using the median method if possible or are ignored.

Data distribution frequently contains outliers; these outliers are due, for example, to error of
measurements or extreme natural event. In some cases these outliers can greatly influence
statistical analysis comparatively to the rest of values and it should be interesting to remove
them. The second option present in the frame (Fig. 34) allows you to remove these outliers
and to save them in a separate txt file (in case you need to identify them). The method used to
identify outliers is the boxplot method by years. For each year, values over Q3+1.5(Q3-Q1)
and under Q1-1.5(Q3-Q1) are considered as outliers, with Q1 being the first quartile (25% of
data distribution) and Q3 the third quartile (75% of data distribution). The <Show boxplot>
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button displays the box and whiskers plot with outliers (Fig. 11), this is the boxplot() function
of the {graphics} package.

Both options, missing values and outliers, can be check together or independently, outliers
will be always removed first and missing values in second places.

4.2  Data frequency selection of your time series

Raw database generally display discontinuous time series, with missing values and variable
measurement frequency between values. Temporal trend analyses generally need regularised
time series to be performed. To build such regularised time series, the interface will aggregate
raw data from the same selected period (day, week, month, year...) using a selected method

(mean, median, max value...). These different options are available in frame 2 and 3 of the
third panel (Fig. 35 and 36).

The second frame in panel 3 ‘Select the data frequency in your final time series’ allows the
selection of the time step at which the interface aggregates the data to build the regularised
time series. Eight options are available (Fig. 35); the 5 first options are classic frequencies,
daily (all data by day), semi-fortnightly (all data by 7 days), fortnightly (all data by 15 days),
monthly (all data by month), yearly (all data by years). Monthly - Climato time step aggregate
all data by month, all years including.

Select the data frequency inyour final time series

Daily ( -
Semi-Fortnighthy Frequency Choice Guidance
Fortnightly : i Mean time between two measurements:
Monthly & \/ 30,38 days

" Time range {min - max):
Yearly ' 1 - 359 days

el = Tz e el Advice - = Use monthly frequency

Guidance to choose the frequency

Auto 2

Figure 35. Data frequency selection frame and advice (guidance option).

It is better to choose a time step in relation with the theoretical sampling frequency of your
data in order to keep the maximum of information without creating too many missing values.
The option <Guidance to choose the time step> suggest a balanced choice by computing the
mean time and the minimum and maximum period that separates two successive
measurements in your database. This method is inspired from the {pastec} package (Grosjean
and Ibanez, 2002). Arbitrary, if mean time between two measurements is under 10 days, the
interface advice the semi-fortnight time step; if mean time is between 10 and 23 days,
fortnight time step is advice; between 23 and 60 days, monthly time step is advice and over 60
days annual time step is advice. Monthly - Climato time step is only available in manual
choice. You are free to follow these suggestions or to select another time step knowing all the
consequences that this could have for the interpretation of the results. The auto option (default
option) will automatically apply the advice without displaying the suggestion. In some case,
this method of aggregation is sufficient to remove all missing values in the regularised time
series without using the <Replace missing values> option in §D.4.1.
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4.3  Method of aggregation of your time series

The third frame ‘Select the method to aggregate your data’ (Fig. 36) allow the method with
which data will be aggregated at the time step previously set to be chosen. Four methods are
available: by averaging the data (Mean), by selecting the median of the data, by selecting the
quantile 90% of the data or the maximum of the data of the same time step. The guidance
option will also suggest the method that best fits the original data distribution. The interface
compares data distribution obtained with each method (at the selected time step) with the raw
data distribution using an ANOVA with Dunnett’s post-hoc test. The comparison with the
highest p-value (less significant difference) determines the best method. You are also free to
follow these suggestions or to select another method. The auto option (default option)
automatically apply the advice without displaying the suggestion.

Select the method to aggregate your data

Mean (
Median ; Method of Aggregation Guid...
Quantile 0.9 -
L
Maximunm ( \l) The means give better fit

Guidance to choose the method &

Auto e

Figure 36. Aggregation method selection frame and method advice (guidance option).

4.4  Visualised your regularized time series

The fourth frame ‘Show regularised time series’ (Fig. 37) display the newly build regularised
time series through a plot, a table or a summary. Plot and table will be saved in your
computer. The table display column labels which vary as a function of the time step you
selected. For all time steps, the first column label is the parameter selected for analysis, other
column contain temporal indications. The years and months are indicated in the eponym
columns. The week number within months (2 weeks/month with fortnight time step and 4
weeks/month with semi-fortnight time step) are indicated in the ‘week.month’ column. The
week number within year (base on fortnight week) is indicated in the ‘week.year’ column (24
weeks/year for forthright time step and 48 for semi-fortnight time step). Week.year and
week.month column are present only if fortnight or semi-fortnight frequency is selected. The
DayYears column (present only if you choose daily frequency) show the number of the day
within a year; in the interface a year has 366 days, non bissextile years have an extra day at
the end of December with <NA> as parameter value. The ‘time’ column count the time
between regularised measurements (the value of unit depend on the selected time step).
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Figure 37. Regularised time series display options frame.

5. Diagnostics and statistics panel

5.1  Diagnostic tools

The options present in the first frame of the forth panel ‘Diagnostics (optional)’ (Fig. 35) are
not required to perform temporal trend analysis but give additional information that can be
useful to explain some patterns in the time series.

~Diagnostics (optional)

Use remainder for tests 7 [

Spectrum analysis® :
Autocorrelation @

Shapiro normality test ©
Anomaly (color.plot) ®

Anomaly (barplot)

Seasonal decomposition® ()

* Cannot be perform with missing values

Figure 38. Diagnostic frame in panel 4
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e Spectrum analysis allows to estimates the spectral density (discrete Fourier
transform) of time series and to display a periodogram (Fig. 39). Spectrum analysis is
concerned with the exploration of cyclical patterns of data. The purpose of the analysis
is to decompose a complex time series with cyclical components into a few underlying
sinusoidal (sine and cosine) functions of particular wavelengths. Then you can
determine the frequency of each cycle (spectrum) present in the time series from the
most important to the less. In our program the basic unit is one year. Spectrum
analysis cannot be performed with missing values. Use the spectrum() function of the
{stats} package. For more information about Fourier transform and periodogram in R

see also Shummway and Stoffer (2006).

Spectral density of Log10{x+1) Chlorophyll a [ug/L] regularised Time Series

Categorical facton{sh: SRMN1 Dunkerque, SRN3 Dunkergue, SREN4 Dunkergue
Time step: Monthly Method of aggregation: Median

015

0.10
]

Spectral density

0.05
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0.00
1
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0.2 05 1.0 20 5.0 10.0

Frequency = Months [ 12

Figure 39. Spectrum density of monthly regularized time series of chlorophyll-a concentration
(logl0(x+1) transformed) at Dunkerque between 1995 and 2010. Save

“SRNDunkerque Spectrum_Chlorophyll a [pug.png”.

Interpretation:

can detect is 0.5 = 12*0.5 = 6 months.

In this case the identify cycle (by arrow) is the annual cycle that show the highest spectrum at
frequency = 1 (12 months). It’s likely the most common frequency you will certainly obtain as it is
due to seasonality from year to year frequent in biological processes. The second frequency you
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e Autocorrelation computes (and plots with confidence interval at 0.95) estimates of
the autocorrelation function (Fig. 40). As for spectrum analysis the most frequently
highest autocorrelation are observed at lag 1 (1 year) whatever the time step, only the
number of subdivision between lags are determined by the time step selected to build
the time series. La droite horizontale pointillée sur le graphique issu de la fonction
"acf" nous indique le seuil critique au-dela duquel l'autocorrélation est considérée
significative. This is the acf() function of the {stats} package. For more information
about autocorrelation function in R see also Shummway and Stoffer (2006).

Autocorrelogram of Log10(x+1) Chlorophyll a [ug/L] regularised Time Ser

Categorical factor(s): SRN1 Dunkerque, SRN3 Dunkerque, SRN4 Dunkerque
Time step: Monthly Method of aggregation: Median

1.0

04 0.6 0.8

ACF

0.2

0.0

-0.2
|

Lag

Figure 40. A. Autocorrelation of monthly regularized time series of chlorophyll-a concentration
(log10(x+1) transformed) at Dunkerque between 1995 and 2010. Save as
“SRNDunkerque AutoCorr Chlorophyll a [ug.png”.

Interpretation:

In this case maximum positive autocorrelation is obtain for a lag of 1 (=1 year in our program)
whatever the time step choose to aggregate the data. Autocorrelation is significant every 0.5 lag (6
months) up to 3 lags (3 years).

e Shapiro normality test (Shapiro—Wilk test) tests the null hypothesis that a sample
came from a normally distributed population (Null hytpothesis: follow a normal
distribution, thus if the p-value is lower than the chosen alpha level (0.05 in our
program), the sample don’t follow a normal distribution). This is the shapiro.test()
function of the {stats} package.
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e Anomaly (color.plot) computes time series anomalies by Xij - Xi, with X value of the
parameter X at the period i of the year j and Xi the median of the parameter X for the
period i (all year mixed) (Fig. 41). It produces a contour plot with the areas between
the contours filled in solid colour. Red colours show positive anomaly and blue
colours negative anomalies. White areas occur when there are missing values. This
option works only with time series build at monthly, semi-fortnight and fortnight time
step. Use the filled.contour() function of the {graphics} package.

Time series anomaly of Log10(x+1) Chlorophyll a [ug/L]

Categorical factor(s): SRN1 Dunkerque, SRN3 Dunkerque, SRN4 Dunkerque
Time step: Monthly Method of aggregation: Median
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2

1996 1998 2000 2002 2004 2006 2008 2010

YEARS

Figure 41. Color plot of chlorophyll-a concentration (log10(x+1) transformed) anomalies at
Dunkerque between 1995 and 2011 at monthly scale (missing values are replaced here). Cold and
hot areas represent respectively negative and  positive anomaly. Save as
“SRNDunkerque ColorPlot_Chlorophyll a [pug.png”.

Interpretation:

Positive anomalies (higher than ‘normal’) of chlorophyll-a concentration can be observed in 2000
and 2009 in summer and February respectively. Negative anomalies (lower than ‘normal’) are
observed in early spring 2000 and 2002.
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e Anomaly (barplot) displays a bar plot that show the anomalies of the time series
calculated for the selected time step. Each anomaly is the difference between the value
aggregated at the selected time step (month, week, etc.) for each year and the median
of this time step for the entire regularized time series. Values that are under this
median are negative anomalies (blue bars in the figure) and values over this median
are positive anomalies (red bars in the figure). Use the barplot() function of the
{graphics} package. Doesn’t work with Monthly-Climato and Daily time steps.

Time series anomaly of Log10(x+1) Chlorophyll a [ug/L]

Categorical factor(s): SRN1 Dunkerque, SRN3 Dunkerque, SRN4 Dunkerque
Time step: Annual Method of aggregation: Mean

1995 1996 1997 1998 1999 2000 2001 2002 2003 2004 2005 2006 2007 2008 2009 2010

0.2

0.1

0.0

Log10(x+1) Chlorophyll a [ug/L] anomalies

Time

Figure 42. Bar plot of annual chlorophyll a concentration (log10(x+1) transformed) anomalies at
Dunkerque between 1995 and 2010. Save as “SRNDunkerque Anomaly BarPlot Chlorophyll a

[ng.png”.

Interpretation:

Chlorophyll a concentrations show succession of periods of negative and positive anomalies. The
period of the time series before 2002 is characterised by more positive anomalies whereas after
2002 there is more negative anomalies showing an overall trend to decreasing chlorophyll a
concentration (with a small increase at the end of the time series).
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e Seasonal decomposition decompose and plot a time series into seasonal, trend and
irregular components using loess (Fig. 43). The seasonal component is found by loess
smoothing (locally weighted scatterplot smoothing) the seasonal sub-series. The
remainder component is the residuals from the seasonal plus trend fit. The seasonal
values are removed, and the remainder smoothed to find the trend. This is the function
stl() of the {stats} package.

Seasonal Decomposition of Time Series by Loess
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Figure 43. Plots obtain with the loess decomposition of the chlorophyll a regularized time series
with from top plot to bottom plot: the regularized time series, the seasonal component, the global
trend, and the remainder.

Interpretation:

In this case chlorophyll-a concentration variations show a seasonal cycle characterised by a strong
peak value followed by a smaller one (2d plot). The overall trend shows an increase from 1995 to
2005 and an increase from 2005 to 2011. Remainders (4th plot) show few seasonality patterns, the
major part of chlorophyll-a concentration variation is due to the seasonality and inter-annual
pattern.
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5.2

Temporal trend tests

The second frame of the fourth panel display the available tests to perform the temporal trend
analysis (Fig. 44).

Trend Analyses

Curnulative sum™ v
Seasonal Trend -
Global Trend f*
Trend based on LOESS

Using Mixing Diagram k-

-->select psu (30

® Selected periods should be longer than 1 year

Figure 44. Trend analysis frame in panel 4.

Seasonal Trend performs a Seasonal Kendall test on the time series with details of
trend between months (Fig. 45). The Seasonal Kendall test takes the seasonal
variability into account during trend assessment. This seasonality is not limited to a
cycle of 12 months but is extended to the time step you choose to build your time
series. The trend value is obtained by calculating a Mann-Kendall test between
seasons and performing a Sen’s Slope estimator to estimate a value of this trend
(median between ranks). This is the seasonTrend() function of the {wq} package
who is no more available on CRAN repository ({wq} scripts are directly inclgded in
TTAinterface). For more information about Kendall test see Hirsch et al. (1982) and
Hirsch and Slack (1984).

Results are displayed in the right part of the interface and saved in a txt file with: trend
column = trend of the parameter at the selected time step (season column) in original
unit per year; p column = significance of the slope; missing column = proportion of
missing slope at the time step; season column = counting of time step succession (1 to
12 for monthly, 1 to 24 for fortnightly etc...); relative trend column = percent of mean
at the selected time step.
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Rasults window

A B C D
1 season sen.slope sen.stope.rel p.value
2 1 0.078769841269 0.05087606272:0.612
3 2 -0.10933333333:-0.02952251552 0.5829505
- 3 0.227777777777 0.03093065693:0.2735614
5 4 -0.28180555555¢ -0.0221100873£0.4434214
6 S -0.09972222222.-0.024855345910.7425568
7 6 -0.1636904761% -0.0327991452¢0.2284398
8 7 -0.17802083333:-0.0329198473.0,2757578
aQ 8 -0.02658333333: -0.0077836659.0.7603323
10 9 -0.17337121212:-0.0409538296:0.1926162
11 10 -0.01886111111:-0.0096968046<0.92
12 11 -0.109666666661 -0.050576923050.108
13 12 -0.01876190476:-0.013239202610.2001281
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Figure 45. Results of the Seasonal Trend analysis (monthly scale) display in the right part of the
interface (left) and saved in a txt file (right) as “OriginalName Seasonal Trend Parameter.txt”.

Interpretation:

The trend of chlorophyll-a concentration vary as a function of the considered month, for example
season 1 (first row = January in our example) show a trend of 0.078 pg/L/year (trend column) that
correspond to - 3% pg/L/year (column %trend). However p.values shows that no trend is
significant (all p-value > 0.05). Missing values are observed in our time series (missing column).

e Global Trend does the same test as above but gives the general trend without detail
(Fig. 46). Also take the seasonal variability into account. Sen’s Slope estimator is for
the totality of the time series. This is the seaKen() function of the {wq} package.

It give also a p.value corrected for autocorrelated data. The value is obtain with the
rkt() function of the {rkt} package. This is the correction proposed by Hirsch and Slack
(1984). It is not available for Yearly and Monthly — Climato frequencies and seasonal

trend with details.

Results window
~Global trend results-~

Faramezer: Chlcocrophyll a [pg/L)

Categoric

Outliers.zes
Zine.azopi M

Trend (sent.olopa): -0.0511 original units pes yeas

;Yreh»:l (san.slope.pct) -0.0172 pexcent of mean
p-value: 0.0368

p-value.corrected: 0.0861

-Clear-
A a C

sen,slope sen.slope.rel p.value

W N

4 ¢ SRNDmnkergue Global Trend Chlor 73

-0.0531111112113152 -0.0171988795518207 0.0368194940832675 0.313
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miss p.value sl .corrected
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Figure 46. Results of the Global Trend analysis (monthly scale) display in the right part of the
interface (top) and saved in a txt file (bottom) as “OriginalName Global Trend Parameter.txt”.
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Interpretation:

The global trend of chlorophyll-a concentration is significantly (p.value < 0.05) low with -0.0474
pg/L/year, resulting from the strong variation among months (Fig. 43). It represents -0.8%
pg/L/year. The time series shows missing value (miss column in the right figure). However if the
correction for autocorrelated data is apply the p.value is > 0.05 and the result is no more
significant.

Cumulative sum plots a cumulative sum curve of the time series and allow to
manually identifying changes of the pattern (shift, trend) in your time series (Fig. 47).
This method comes from the cusum function of the pastecs package. For more
information about cusum function see also Ibanez et al. (1993). Once the periods are
identified, the program performs the Global (with p.value corrected) or Seasonal
Trend test (as selected by the user) on each period. Only Global or Seasonal Trend test
can be perform, if you select another test the interface returns a warning message
asking you to choose a Kendall family test. The cumulative sum curve is automatically
calculated from your time series with missing values removed (cannot work with
missing values), however the trend calculations are perform on the time series build
with your own options (so even with no replacement of missing values).

Once the option selected and the button <Run> clicked, a window with cusum curve
in red will appear. The different points where there are changes in tendency have to be
manually selected by left-clicking on the curve (Fig. 46). Once all points have been
identify, right-click on the plot and check °Arréter’/’Stop’, analysis will start
automatically and result will be display on panel 5. You can close the plot window. Be
careful to not close the plot window before checking right-click-°Arréter’/’Stop’, it
will cause the interface to stop functioning.
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Figure 47. Top figure: chlorophyll-a concentration (ug/l) variations near Gravelines (hatched
black line) with cusum plot (red line) and different periods identified (solid black lines). Bottom
figure: results of a global trend apply on each of these periods display in the right part of the
interface.

Interpretation:

The global trend of chlorophyll-a concentration is significantly negative during the two first periods
(1995-2000 and 2000-2007), with -8.7% and -6.5% of pg/L/year. The positive trend during the last
period is not significant (p.value > 0.05). These decreases are observed only during these periods and

not between periods.
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Trend based on LOESS: A loess smoothed curve of the regularised time series is

considered to perform a Global Trend test instead of the time series itself (Fig. 48).
This is the loess() function of the {stats} package. The p.value corrected for

autocorrelated data is also calculated.
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Results window

-Global trend results on LOESS-
Parameter: Chlorophyll a [pg/L]
Categorical factor(s): SEN1 Dunkerque,
Outliers.removed: NO NA.replaced: YES
Time.step: Monthly Method: Mean

SEN3 Dunkerque,

Trend (sen.slope): -0.081% original units per year
p.value: 0

p.value.corrected: 0.1661

SEN4 Dunkerque

%Trend (sen.slope.pct): —-0.0156 percent of mean gquantity per year

Figure 48. Plot of the regularised time series of chlorophyll-a concentration (ug/l) (black line) and
loess smoothing (red line). Bottom table displays result of global trend test perform on loess

smoothed data in the right part of the interface.
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e Mixing Diagram: To consider temporal trend of nutrient concentration in a salinity
gradient, a widely used method consist to used monthly normalized concentration of
nutrient at fixed salinity (generally 30) instead of raw data to perform temporal
analyses (OSPAR, 2002). To normalize, a monthly linear regression is done between
raw salinity and nutrient concentration (one regression per month). From these linear
regression equations, normalized concentrations of nutrient are estimated at the
salinity you enter in the text box ‘select psu’ (Fig. 44). Thus, a monthly time series is
build using the new normalized concentrations instead of the aggregated raw data (this
test is independent from the time step and aggregation method selected on panel 3). A
Global Trend analysis is performed on this time series. Such method is generally used
to analyse variation in winter concentration of nutrient. This can be easily obtain in the
interface by selecting winter months (1 2 3) in panel 2 and perform the Mixing
Diagram analysis.

R Graphics: Device 2 (ACTIVE)
Fatiar  Hitongue  Redmensionmemant

Trend of CHLOROA at salinity 34
ot stationfs): Point 1 SAN Dunkerque, Point 3 SRN Dunkerque, Point 4 SRN Dunkerque

an

Normalized concentrabon

“
; [

Szen.slope
o [1) 0.1214804
Szen.zlope, pot
T o X T [1] —-1.582265
1995 2000 2005 2010
Sp.value
1] 878079
Years [at selacted period) L4 Pa09920043
Smiss
1 2 3 4 5 6 7 B 9 10 11 12
0.750 0.500 0.250 0.500 0.4338 0,250 0,750 0,250 0,436 0.812 0,812 0,438

Figure 49. Plot of normalized concentration of chlorophyll-a at salinity 34 between 1995 and 2011
near Gravelines (not enough data in winter for winter normalization). Table displays results of
global trend test on these data, results are also shown in the right size of the interface.

All mixing diagram (example from another database in Fig. 50) are saved for each months
and year (if possible) but not display, only the final results (plot of the time series and
Global Trend results) is display by the interface (Fig. 49). A txt table containing all
normalized concentration of nutrient per months/years is also generated and saved.
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Figure 50. Plots of PO4 (Orthophosphate) concentration against salinity by month/year with linear
regressions. Data from another database (just for the example).
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6. Results and messages

The right part of the interface displays results of your analysis (as mention in the other
sections) in the bottom text box and other messages in the top text box. Results text box
displays more information than the saved txt file like the option you chose to build the time
series. Here significant result of Kendall tests are display in bold.

There is an option to clear the text boxes, but be careful you cannot cancel this clean up
action. So if you want to save some specific results, do it before cleaning the box. So you can
save the text in the box by simply copy-paste (ctrl-c / ctrl-v) in the bloc-note and then import
the data in a spreadsheet.

7. Extra advices

Importing a new txt file, changing the save directory or editing your data with <Fix data> will
reset all your options to default. Changing categorical factors or any other parameters in panel
2 will not change options in panel 3 and 4, which allow performing rapid analysis among the
different parameters of your dataset. Also for rapid analysis you can choose your parameter
and categorical factors in panel 2 and passed directly at the panel 4, balanced options in panel
3 are reselected by default.
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